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ordering relation on the index set can be expressed succinctly by referring to arbitrary Venn
regions. Second, we show how to add general aggregators to the calculus. The result is a logic that
subsumes four previous fragments discussed in the literature and is distinct from array fold logic,
in that it can express summations, while its satisfiability problem remains in non-deterministic
polynomial time.

1. Introduction

Motivated by the problem of specifying and verifying programs manipulating arrays data structures, we proposed in [59] an
extension of combinatory array logic [16] that can handle an ordering relation on the index set and can handle cardinality constraints
on the set of indices. This extension subsumes several array theories proposed in the literature [66,16,25,2] and we showed that it
can be integrated in SMT solvers [17,6] and verifying compilers [31,39,68,70,74] thanks to its closure properties under propositional
operators and Hoare logic triples.

The key idea in designing the fragment discussed in [59] is that the vector operations that occur in combinatory array logic have
been previously studied in algebra in the setting of products of structures and their model theory has been examined by many authors
starting by Mostowski [45], Feferman [64] and Feferman-Vaught [22]. However, the results of Feferman and Vaught consider fully
quantified first-order theories, and it was not clear whether similar decompositions could be done for prefix fragments of first-order
theories. [59] gives a positive answer to this question in the case of existential fragments of generalised powers, where the underlying
index set is arbitrary and the components of the structure are assumed to be identical.

The goal of this paper is two-folded.

First, we revisit the addition of an ordering relation to the index structure and show that unlike in [59] this can be done succinctly
with an automaton or regular expression over propositional letters rather than bit-strings. Similar automata have been studied in
the theory of symbolic automata [72] and until recently, it was not clear how to compute the Parikh image [49] of their language
without incurring in an exponential blow-up [26,57]. We also show that this technique is applicable to other data structures, such
as trees. More importantly, the challenge of computing the Parikh image of such an automaton reveals another connection with [22,
Theorem 3.1]: the need to assume that the sequence of sets used is a partitioning sequence.
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Second, we discuss the addition of aggregation operators to the language in [59]. While the language in [59] already contained
a cardinality operator, capable of counting the number of components of the array that satisfy certain property, its role was mainly
that of allowing the combination of the theories of ordering and interpreted sets. In this paper, we also consider other aggregation
operators which appear in applications both in verification [13] and database querying [28]. In particular, we discuss the minimum,
maximum, and summation operators. In particular, the introduction of the summation operator, lifts the restriction mentioned in
[16] that the cardinality of multisets cannot be expressed. For all the newly introduced aggregation operators, we show that the
computational complexity of deciding the resulting theory is NP-complete whenever the theory of the elements is in NP, which is
usually the case in satisfiability modulo theories.

As a result, we obtain a modular framework in which to express a family of array theories that have been studied in the literature
[66,16,25,2] and produce a theory that is distinct in terms of expressive power with [13], while retaining an NP upper bound on the
computational complexity of the satisfiability problem.

Organisation of the paper. The rest of the paper is organised as follows. In Section 2 we recall the Feferman-Vaught theorem for
product structures, our instantiation for power structures in [59] and motivate the problem of including succinct ordering relations
in the specification language. In Section 3 we describe the techniques to introduce the succinct ordering without affecting the
computational complexity of the problem. In Section 4, we show that the technique is equally applicable to tree data structures,
although it needs related results of the literature. In Section 6, we add the minimum and maximum operators to the language. In
Section 7, we add the summation aggregator. In Section 8, we discuss the resulting classification of array theories from the literature.
In Section 9, we discuss how to encode the examples presented in [13] and supplementary examples expressible in our fragment.
Section 10 concludes the paper.

2. Preliminaries

We recall next some concepts from logic and computational complexity which make the paper self-contained. For further details,
the reader may consult [29,4].

2.1. First-order logic
The formal theories we study are written using a first-order language.

Definition 1. A first-order language is one whose logical symbols are =, A,V,V and 3, whose terms are either variables, constants
or function symbols applied to terms and whose formulas are either atomic (relation symbols applied to terms) or general (atomic
formulas and inductively, from formulas A, B, we get new formulae A, A A B and A vV B and from a formula A and a variable
symbol x we get the new formulae 3x.A and Vx.A).

Definition 2. A variable in a formula is free if there is no occurrence of that variable under a quantifier on the path of the syntax
tree of the formula reaching the occurrence of the variable. A formula without free variables is a sentence.

It is customary to study the computational properties of theories in terms of the quantifiers used. To this end one introduces the
prenex form of formulae [61].

Definition 3. A prenex normal form of a first-order formula F consists of a string of quantifiers (called the prefix of the formula)
followed by a quantifier-free formula (known as the matrix of the formula) which is equivalent to F.

The computational properties of logical theories have been the object of intense research since the pioneering work described in
[23]. This research showed that traditional decidable theories studied by logicians were strongly intractable in practice. For the sake
of example, [65] proved that a circuit deciding the weak monadic second-order theory of one successor would not fit in the known
universe.

The computational complexity of a logical theory usually increases with the number of quantifier alternations. For this reason,
in applications one often focuses on the existential fragment of theories: the subset of formulae of a theory whose prefix is made of
existential quantifiers only. This is the case for the applications in program verification that are considered in this work [31,7,35].2

More precisely, we will study existential fragments of theories defined semantically in terms of the models that the formulae in
the theory satisfy.

Definition 4. A structure A over a first-order language L is a tuple with four components: a set A called the domain of A; a set of
elements of A corresponding to the constant symbols of L; for each positive integer n, a set of n-ary relations on A (i.e. subsets of

2 Note, however, that important theoretical research questions, such as the existence of quantifier-elimination procedures for linear arithmetic with summation
constraints and its computational complexity for arbitrary quantifier alternations remain open. We are aware of a group of researchers at the University of Oxford
currently working on this direction.
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A™), each of which is named by one or more n-ary relation symbols of L and for each positive integer n, a set of n-ary operations
on A (i.e. maps from A" to A), each of which is named by one or more n-ary function symbols of L. The mapping assigning each
first-order symbol of L to its corresponding interpretation in A is denoted . This function is extended to work on terms, i.e. the
application of function symbols to constants, variables or other terms, by requiring that

(f(sps s = fAGST sy
We define the notion of satisfaction relation restricted to sentences.

Definition 5. Let ¢ be a sentence in a first-order language L and let - be an interpretation of the symbols of L in the structure A.
The sentence ¢ is satisfied in the structure A, written A F ¢, if the following conditions apply.

- If ¢ is the atomic sentence R(sy,...,s,) where s,,...,s, are terms of L then A F ¢ if and only if (si“, ,s;,“) € RA.
- AFE ¢ if and only if it is not true that A F ¢.

- AFE ¢ A, ifand only if AF ¢ and AF ¢,.

- AF¢| V¢, ifand only if AF ¢; or AF ¢,.

- If ¢ is the sentence Vy.y(y) then A F ¢ if and only if for all elements b of A, A F y(b).

- If ¢ is the sentence y.w(y) then A E ¢ if and only if there is at least one element b of A such that A E y(b).

As announced, we will focus on the existential fragment of theories defined by some model.

Definition 6. The existential theory T h3:(A) of a structure A, is the set of existentially quantified formulas y of L such that A Fy.
A solution of the formula y is a satisfying assignment to its existential variables.

Because we focus on existential fragments, the computational problems we study are similar to problems in predicate clause logic
or propositional logic [9]. Strictly speaking when determining membership in T'hg:(A) we are studying the validity problem for the
existential fragment, while we are solving the satisfiability problem if we consider the same fragment as part of predicate clause
logic.

More importantly, one can define normal forms for the matrix of the formulae in the studied fragment. The familiar notion of
disjunctive normal form is used in the decision procedures below to reduce the satisfiability problem of the existential fragment
to the satisfiability problem of a conjunction of literals. The notion of Stone normal form [30] is implicitly used when studying
the corresponding theories with the cardinality operator on index sets. These are defined in a completely analogous way to the
propositional case by forgetting the additional first-order structure.

2.2. Second-order logic

We study in this paper some theories that mix first-order logical expressions and quantification over sets of indices. To talk about
these sets of indices it is convenient to introduce second-order languages.

Definition 7. A second-order language is one that allows existential and universal quantification over relations. A second-order
language is monadic when second-order quantification is restricted to sets, i.e. unary relations.

In this work, we will be concerned mostly with monadic theories of structures and with interpretation of the second-order symbols
that are restricted to finite sets, so-called weak interpretations.

Definition 8. The weak monadic second-order theory WMSO(.A) of a structure A, is the set of monadic formulas y of L such that
A F y when set variables are interpreted over finite sets.

We give some examples that will appear in later sections.

Example 9. The weak monadic second-order theory of one successor is the theory WS1S = WMSO((N, +1)) where +1 is the function
that adds one to each natural number.

Example 10. The theory of Boolean algebra with Presburger arithmetic is the theory BAPA = WMSO((N, C, ~)) where C is the subset
relation between sets and ~ is the equicardinality relation between sets.

Note that BAPA can be presented as a first-order theory with domain P(N) as in [36] or as a second-order theory as it is done
here. We choose the second-order approach because we will describe in this work extensions of BAPA that use first-order features.
[36, Section 2] shows how to encode integers and Boolean algebra operations with the operators C and ~.
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2.3. Feferman-Vaught theorem

As a motivation for the first half of the results in the paper, we recall next the Feferman-Vaught theorem. The theorem solves
the decision problem for various product structures usually found in algebra. An example of these is the direct product (see [22,
Section 4] for more examples).

Example 11 (Direct product). The direct product of a non-empty indexed family of structures A = <2[(i) liel >, where for each
iel,AD = <A(i),R(i)>, is the structure (D, U), where

D=P(AV|ieTI)

is the set of functions with domain I and such that for each i € I, the image of i is in A?) and for any g, € D, (g, h) € U if and only
if, for every i € I,{g(i), h(i)) € RD.

In the case that all the structures 2 are equal, the resulting structure is called a direct power. For a familiar case, the reader may
think of the direct power of the structure (R, +) to obtain structures of the form (R”,+) where the addition in the power structure is
done component-wise.

It turned out, for the purpose of analysing the decision problem of all these structures, that it was more convenient to define the
notion of generalised product, which we recall next.

Before introducing the notion of generalised product, we need to formalise the notion of set interpretation [22, Definition 2.1],
which was heavily used in [59].

Definition 12 ([22]). Suppose that 2 = (A? | i € I') is an indexed family of relational systems A" = { A®), ...} using a first-order
signature y and D =P (A(i) lie I) be the set of functions mapping each index i € I to a value in AD. Let f =(fy,..., fy»...) € D?,
and let 0 be a formula of the first-order language over the signature y. Then we put

K (f)={ilieland AV FO(f (i)}

where f(i) = (fo(i), ..., f,(i),...) and f;(i) denotes the i-th component of the vector f;. In particular, if 0 is a sentence, K;I[f] does
not depend on f, and we write Kgl = Kg‘(f) ={ilieland AV FO}.

With the notion of set interpretation in place, we are ready to introduce generalised products [22, Definition 2.4].%

Definition 13 (/22]). Suppose that A = <2[(i) liel >, is a non-empty indexed family of relational systems A = <A(i), ...), and
D=P(AY|ieT), and let & = (P(I),...) be an algebra of subsets of I. For each standard acceptable sequence { = (®,8,, ...,0,,),
with p free variables, we put

0" = {(foor - 1) | fED” and GED [Kg(')(f),...,Kgfn(f)]}

By the generalised product P(2, ©) of the systems (2[(") liel > relative to the algebra & of subsets of I, we mean the system

SD:<D,Q2[[;@,,..,Q2[(;@,,..>.
& 0

In the above definition, the sequence ¢ is acceptable, which means that the formulas 6, ...,6,, are first-order formulas on the
structures A®) while the formula @ is a first-order formula on structures of a class of algebras of subsets of the form

& =(P().0.u.N,—.C. M|,....M;,...)

such that I is any non-empty set and §J,U,N and C are the usual set theoretic operations or relations restricted to P(I) (the set of
subsets of I).

Naturally, the first-order formulas on P(I) correspond to a second-order formula on /. Some of the structures that are considered
in [22] include the equicardinality relation ~, the finiteness predicate Fin and a well-ordering relation <. The result of Feferman-
Vaught implies that denoting by Th(-) the set of first-order sentences that are true on a certain structure, then deciding Th(D)
reduces to deciding the theories Th(2A®) for each i € I and the theory Th(®) [22, Theorem 3.1].

3 The notion of generalised products may appear at first somewhat obscure. Feferman and Vaught noted: “It would be difficult to try trace the growth of ideas which
led to the notion of the generalised product and to the statement and proof of the basic theorem 3.1 (...) However, something concerning the order of discoveries can
at least be mentioned now.” It may help the reader to consult [58,59] in the simpler case of direct powers to understand how the defined set interpretations arised in
our work.
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=A|FAF|FVF,|-F

1:=B,=B,|B CB,|T,=T,|T,<T,|Kdvd T
::=x|6|V|B,UB,| B NB,| B
k|K|T,+T,|K-T||B|

=L =2 =110]1]2] ...

NN WM.

Fig. 1. QFBAPA’s syntax.

S, S,

S5

Fig. 2. An example Venn region diagram using set variables 5}, .5,,.5;. An example Venn region in blue is .S and in yellow is S, N S§. The elementary Venn regions
marked with dots are in blue S| N.5, NS5 and in yellow S, NS, N S5. (For interpretation of the colours in the figure(s), the reader is referred to the web version of
this article.)

2.4. Known results about the algebra of indices

The analysis of the decidability of the set of sentences Th(©) is central for the Feferman-Vaught theorem. In this section, we
focus on the preliminaries for the existential fragment of the theory T h(®).

2.4.1. Algebras with equicardinality relation
The theory of the structure

(P),8,u,n,—,C,~) (€8]

was studied profusely by Kuncak and his collaborators [36,38] under the name BAPA and QFBAPA in the quantifier-free fragment.
In this paper, we will be mostly concerned with the fragment QFBAPA which can be defined as in Fig. 1.

In the grammar given in the figure, F presents the Boolean structure of the formula, A stands for the top-level constraints, B gives
the Boolean restrictions and 7 the Presburger arithmetic terms and U" represents the universal set. Boolean and integer variables
are denoted with lowercase letter x and k respectively. Some relations like the divides relation dvd are added in order to preserve
the expressivity of the fully quantified fragment (i.e. these are the relations one adds so that the full theory BAPA admits quantifier
elimination). The semantics of operations in Fig. 1 is the standard one. We interpret integer terms as integers and interpret set terms
as elements of the powerset of a universal set U".

A fundamental concept in the decision procedures that we design is that of Venn region, which we now define formally.

Definition 14. Given a QFBAPA formula over the set variables S,...,S), we define a Venn region as the equivalence class of
Boolean algebra expressions on the variables S|, ..., .S, with respect to the relation of propositional equivalence. A Venn region is

elementary if it (as an equivalence class) contains a Boolean algebra expression of the form Si(l) Nn...N Sllc(k) where /(i) denotes the
i-th bit in the bit-string letter and S0 =S¢ (the complement of §) and § l.=g.

Our procedure for checking satisfiability of extensions of QFBAPA works by reduction to QFBAPA and the proof of the equivalence
between the original and the reduced formulas obtained by the procedure, relies on the argument [38] used to establish a complexity
bound on the theory. This argument is based on a theorem by Eisenbrand and Shmonin [20] establishing a bound on the number of

generators needed to express a given vector in their integer hull.

Definition 15. Given a subset .S C R”, the integer conic hull of .S is the set
t
int () = { D /Iisl-lt >0,5,€S8,4 € N}
i=1

Theorem 16 (Eisenbrand-Shmonin). Let X C Z" be a finite set of integer vectors, b € int
maxye y max{|x;|,...,|x,|}. Then there exists a subset X' C X such that b € int,,,,(X") and

coneX) and M = max,cy [IX|l, =

cone



R. Raya and V. Kunéak Journal of Logical and Algebraic Methods in Programming 140 (2024) 100978

| X’ < 2nlog(4nM)

The key idea that we will reuse for the correctness of our decision procedures is to reduce the cardinality constraints from each
theory to a system of equations on the cardinalities of the elementary Venn regions determined by the Boolean algebra expressions.
If x,...,x, are the Boolean variables occurring in the Boolean expressions by, ...,b, under cardinalities in the formula, then the

k
elementary Venn regions are of the form p; := () xf" for f=(ey,...,e;) € {0,1}* where x! :=x and x° := V" \ x. If [[b,»]]ﬂj is the
i=1

2k_1
evaluation of b; as a propositional formula with the assignment given in f and we define / p = | pﬁl, then |b;| = Y [b] s ! p;> SO
Jj=0

N |b;| = k; becomes a system of linear equations
i=0

p 2=1( [boly, k

: / 5= :

i=0 j=0 [[bp]]ﬁ/_ k

This exponentially sized linear system is then turned into a polynomially sized system using Theorem 16. This is the essence of the
proof of the membership of the satisfiability problem of QFBAPA in non-deterministic polynomial time.

Theorem 17 ([38]). The satisfiability problem of QFBAPA is in NP.

2.4.2. Algebras with ordering relation

More complex algebras of indices have been treated. For instance, Wies et alii [75] devised a method of combining theories of
ordering* with BAPA using the notion of Parikh image of a regular language [49], this combination would correspond to the theory
of the structure

(P(w),B,U,n,—,C,~, <) (2)

where w denotes the set of natural numbers and < denotes the ordering relation on singleton sets of natural numbers, i.e. {n} < {m}
if and only if n < m (cfr. [22, Section 10]). One should note at this point the stark contrast between the decision procedures for the
theory of the structure (1) which was known already to Skolem [63] by quantifier elimination into a quantifier-free elimination set
and the procedure for the theory of the structure (2) which was known to Feferman and Vaught by the results later published by
Ehrenfeucht [19] but whose explicit account in print have only appeared recently in [69]. Instead, the combination procedure of
Wies et alii [75] draws on the work of Biichi [11] which essentially showed the decidability of the theory by quantifier elimination
into finite automata (certain universally quantified formulas), thereby pioneering the so-called automata-logic connection.

To motivate the extension done in [59], which we improve in this paper, we next review this connection, which we phrase in
terms of so-called regular expressions with large alphabets.

2.4.3. Regular expressions with large alphabets

Kleene introduced in [34] a theory of regular sets of tables to describe the behaviour of McCulloch-Pitts nerve nets. In his inter-
pretation, the columns of these tables are indexed by the time unit and the rows by the neuron in the described system. A particular
entry is set to one if and only if the corresponding neuron fires at the time indicated by its column index. Biichi showed [11,10] that
under the interpretation that the rows correspond to sets of natural numbers and the entries are interpreted as membership in these
sets, then the relations between the sets represented by the rows are exactly those definable in weak monadic second-order theory
of one successor (WS1S).° In particular, [11, Corollary 1] gives an alternative proof to [22, Theorem 10.1] of the decidability of this
theory.

0
1

A 1/0/11©{1@11@©000/0000
B [0 0 M0MOMO0O0O0000O0

4 The paper [75] goes far beyond this particular combination, but this particular case is enough for the purposes of this theorem.

5 The observation of Biichi has been generalised. Some terminology uses the suffix “on words” to refer to this kind of interpretation of logical theories. It is also
common to find the expression “MSOL on words” in this context since the proof of Biichi equating regular languages with WS1S is also applicable to the formalism of
monadic second-order logic.

Example 18. Consider the regular set of tables given by the expression << (1) ) < ) > . One possible table satisfying this expression

would be
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Ri=| D |RR,|R"|R{UR,

Fig. 3. Syntax of regular expressions over large alphabets.

Here A = {1,3,5,7} and B = {2,4,6,8}. In general, the corresponding WS1S formula would specify the set of the first n odd
natural numbers for A and the set of the first n even natural numbers for B.

Note that a minor difference between the interpretation of Kleene and that of Biichi is that the latter specifies an infinite table
which is filled with strings of zeros in all columns but in a finite subset.

We enrich the theory of the indices of power structures by considering those relations definable in WS18S. In particular, we allow
to express an order between the components. To this end, we will further combine our algebra of indices with the sets expressed in
the formalism of Biichi, which we term regular expressions over large alphabets. Fig. 3 shows the syntax of such expressions. The
expressions are taken over bit-string alphabet letters in the set {0, 1}* for a fixed k € N.

2.4.4. A fragment combining the equicardinality and ordering relations

Taking into account the combination method of [75], the connection between finite automata and regular expressions sketched in
the previous subsection, and the definition of generalised power for the existential fragment of first-order logic in [58], we formulated
in [59] an existential fragment of the first-order theory of the structure (2) of the following form:

Definition 19. Consider conjunctions of formulas F in QFBAPA, regular expressions R over s letters with 1 < s < 2* over the
alphabet {0, 1}* and existential first-order formulas @; with 1 <i < k referring the component structure, i.e. of the form

381, S F(S), .., SOA

k
Eltl,...,tk.<(t1,...,tk)eR(ll,...,lS)/\/\S[ ={ne N|t,-(n)}>/\
i=1

k
Axp, X, /\ S, = {neN|g;(x,(n),....x,n)}
i=1
where @; are formulae of a theory whose satisfiability problem is decidable in NP. We call this theory RegExp-QFBAPA-Power.

Note that the assumption of the formulae ¢, ..., @, having a satisfiability problem in NP can be removed [56]. But this assump-
tion is standard in satisfiability modulo theories solvers.

Reading the formula, we see that a bit-string / corresponds to the Venn region S;(l) N...N S,’((k) of the Venn diagram generated
by the sets .Sy, ...,.S;. This fact is important for the decision procedure given in [59] since the procedure has to make sure that the
cardinality constraints from QFBAPA have to agree with the cardinality constraints the regular expression imposes on the elementary
Venn regions that it uses.

It is nearly inevitable to wonder whether this verbosity is really necessary, i.e. must the user specify each elementary Venn region
manually? What if the user wants to refer to a Venn region that is not elementary? Then, the user would need to specify, in the
worst case, an exponential number of regions. A different train of thought would lead to the same conclusion. Namely, if we are
considering reasoning in the algebra (2), it should be the case that the operators can be applied to any sets, and in particular the
operator < should be applicable to arbitrary Venn regions.

The reason this succinct representation was not given in Definition 19 is that until now, it was not clear how to compute the Parikh
image of the resulting symbolic automaton. The first main contribution of the paper is a method to solve this problem that connects
with Feferman-Vaught’s theorem by requiring a partitioning argument in the decomposition algorithm (see [22, Theorem 3.1.3]).
The novelty of the technique is demonstrated by the fact that it was discovered concurrently by two different teams of researchers in
the areas of symbolic automata [56] and string solving [26].

2.5. Computational complexity

We assume basic definitions in the theory of computation [4,62] such as NP-hardness and NP-completeness. We will use the
notion of polynomial-time verifier which is equivalent to that of non-deterministic polynomial-time procedure with the difference
that the non-deterministic computation is encoded as a certificate.

Definition 20. A language L C {0, 1}* is in NP if there exists a polynomial p : N - N and a polynomial-time Turing machine V,
called the verifier for L such that for every x € {0,1}*, x € L if and only if there exists C € {0, 1}?(*D such that V(x,C)=1.If xe L
and u € {0, 1}7XD satisfy V (x,C) = 1, then C is called a certificate for x.
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It is straightforward to generalise the notion of polynomial-time verifier so that it outputs a bit-string rather than a single bit.
We use this notion to define NP-reductions which we use to formalise the idea that it suffices to solve formulae of the existential
fragment that are conjunctions of literals.

Definition 21. A language L C {0,1}* is NP-reducible to a language L’ C {0,1}*, written L <,, L', if there is a polynomial-time
verifier V' such that for every x € {0, 1}*, x € L if and only if there exists a certificate C such that V' (x,C)€ L'.

Lemma 22. The relation <,,, satisfies the following properties:
1. If L<,, L' and L' € NP then L € NP.
2.IfLL,L'and L' <, L" then L <,,, L".

Proof. Ad 1), by hypothesis, we have a verifier V' satisfying Definition 21 for L <,, L'. We also have a verifier V"’ accepting L’.
Then V"' = V'oV is a verifier for L. Ad 2), if V satisfies Definition 21 for L Zup L' and V"’ satisfies Definition 21 for L’ Zup L" then
V'oV satisfies Definition 21 for L <up L. O

The following lemma allows our decision procedures to guess with a disjunct from the disjunctive normal form of the existential
formula given as input.

Lemma 23. Let y be a first-order formula in prenex form and C a disjunct of the DNF form of its matrix. Then |C| = O(|y|).

Proof. The DNF conversion only affects the propositional structure of the formula. Thus, in C one may at most have the relations
occurring in y and their negations. In the worst case, one gets at most 2|y| symbols accounting for the relations and at most 4|y |
symbols accounting for the conjunctions and negations. Therefore, |C| <6 |y|. []

The decision procedure for this problem will start by guessing a disjunct of the DNF form of the input formula. To ensure this can
be done by a polynomial-time verifier we need to ensure that the size of that disjunct is polynomial in the size of the input formula.

Lemma 24. There is NP-reduction from the satisfiable formulae of the existential fragment of a theory to the satisfiable formulae of the
existential fragment of the theory in conjunctive form.

Proof. We define a verifier V' that given an input x and a certificate w, interprets the certificate as a disjunct ¢ of the DNF of
x and checks that it is so. To check that the guessed disjunct is part of some DNF the verifier only needs to check the formula
prop(¢) = prop(x), where prop is a function that transforms the original formula into propositional one syntactically: two atomic
formulae are mapped to the same variable if and only if they coincide syntactically.

V is a polynomial-time verifier. Indeed, if x is satisfiable then there must exist a satisfiable disjunct in its DNF form. By Lemma 23,
this disjunct of the DNF form can be written in linear space. Thus, there exists a certificate C of polynomial-size encoding such
disjunct. Thus, the output of V' (x,C) is a satisfiable formula in conjunctive form. Conversely, if the output of V' (x, C) is a satisfiabile
formula in conjunctive form, by the check that V' performs, it follows that V'(x,C) is a disjunct of some DNF form of x. It follows
that x itself was also satisfiable. []

3. Succinct representation of the ordering relation

To materialise the succinct ordering discussed in Section 2, we will need to modify Definition 19 so that the regular expression

R(l4,...,1,) over bit-strings used becomes a regular expression R(L,, ..., L,) over propositional formulas L, ..., L, that use the set
variables S, ..., S). We call these regular expressions symbolic.

Symbolic regular expressions can be interpreted as denoting two different kinds of sets.

In the first interpretation, we interpret the regular expression as specifying a set of words over the alphabet {L, ..., L }. We call

these words symbolic tables. The set of all these words is denoted by Mg(L,,...,Ly).

In the second interpretation, we interpret the regular expression as specifying a set of words over the alphabet {0, 1}* resulting
from substituting in each word in Mg(L,, ..., L,), the letters forming the word by bit-strings in {0, 1}* that satisfy the proposi-
tional formula labelling each position of the word. We call these words concrete tables. The set of all these words is denoted by
M(L,,...,L,).

We say that a concrete table corresponds to a symbolic table if the concrete table can be obtained by substituting bit-strings
satisfying the propositional letters of the symbolic table.

As an example of how these succinct regular expressions reduce the verbosity of the specification language, suppose that we
wanted to specify that an array is formed by two consecutive values one of which lies in the blue region and the other in the
yellow region of Fig. 2. If we wanted to use the regular expressions of [59], we would have to write a regular expression for each
elementary Venn region (see Definition 14). With the introduced symbolic regular expressions this can be achieved by writing the
regular expression S3(.5, A =.53).



R. Raya and V. Kunéak Journal of Logical and Algebraic Methods in Programming 140 (2024) 100978
We give next the update of Definition 19 using symbolic regular expressions.
Definition 25. Consider conjunctions of formulas F in QFBAPA, regular expressions R over s propositional letters and component
structure specifications ¢; with 1 <i <k, i.e. of the form
A8, .S F(SL L SON

k
Eltl,...,tk.<(t],...,tk)eR(Ll,...,LS)/\/\S,-= {neNp,.(n)})/\

i=1

3

Axq, e, Xy,

k
S; ={neN|g;(x;(n),...,x,[n)}

i=1

where @; are formulae of a theory whose satisfiability problem is decidable in NP. We call this theory SymRegExp-QFBAPA-Power.

We consider the problem of giving a decision for this theory. To this end, it will be useful to first consider the case where the

propositional formulae L,,..., L, of the regular expression R denote disjoint Venn regions. In this case, checking satisfiability of a
formula in the fragment reduces to determining whether there exists a symbolic table s such that the number of occurrences of the
propositional letters Ly, ..., L, matches the cardinalities of their denoted regions. This is because when substituting the propositional

letters by bit-strings, there is no restriction on which bit-string to choose other than satisfying the cardinality constraints coming from
the QFBAPA sub-formula and the set interpretations with the formulas ¢;. To compute the number of times a certain propositional
letter occurs, our decision procedure computes the so-called Parikh image of the regular language M g(L,...,L;).

Definition 26 (Parikh image). The Parikh image of M g¢(L,, ..., L) is the set

Parikh(Mg(Ly..... L) = (([5| ... |5, )[F € Mg(Ly..... L)}

where [s|;, denotes the number of occurrences of the propositional formula L; in the symbolic table .

We will use a description of the Parikh image in terms of linear-size existential Presburger arithmetic formulae first obtained by
Seidl, Schwentick, Muscholl and Habermehl.

Lemma 27 ([60]). The set Parikh(M (L, ..., L)) is definable by an existential Presburger formula p of size O(| M |) where | M| is the
number of symbols used to describe the automaton M.

In the general case, when propositional letters denote overlapping Venn regions, a partitioning argument is required. This ar-
gument allows to avoid having to specify an exponential number of cardinalities of the elementary Venn regions contained in the
overlap of several propositional letters. Instead, the partition specifies which indices have been generated by each propositional letter
{Ly,...,L,} in the symbolic regular expression R(L,, ..., L;). The idea is formalised in Theorem 28.°

First, we fix some notation. We set p; := ﬂf; ! Siﬂi where g € {0,1}%, p ri=U ps where L is a propositional formula and F is

EL
the propositional satisfaction relation that is true if and only if the assignment of fhe values in f to the free variables in L makes the
formula L true. When using the interpretation of sets of the form:

S; = {n €Nlg;(x; (), ... X,y ()}

the formula defining the Venn region p; will be denoted by:

k
o) := \ o)

i=1

where as usual A(i) denotes the i-th bit of # and ¢° := ¢, ¢! 1= .
We write S;US), to denote the set S| U.S, where we want to emphasise that .S; N .S, = @. Finally, we use the notation [n] :=
{1,...,n} to refer to the first »n natural numbers.

Theorem 28. Given a formula in SymRegExp-QFBAPA-Power, we may compute in polynomial time an equivalent formula (4) in the
combination of the quantifier-free fragment of Boolean algebra with Presburger arithmetic and the existential fragment of the alphabet theory.

We give next the technical statement of the equivalent formula (4). It has three parts. The first is an existential prefix that is
shared between both subtheories

6 1t is noteworthy that such a partitioning argument also appears in [22, Theorem 3.1].
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dp€lslo : [pl = [sL.By,.... B, € {0,1}%

where the symbol & indicates that ¢ is an injection from {1,...,p} to {1,...,s}. Recall that s is the number of propositional letters
of the regular expression and k is the number of set variables used. Thus, the procedure needs to guess O(max{s, k}?) bits. This is
comparable with Nelson-Oppen’s combination procedure [46] which needs to decide which pairs of variables are in an equivalence
relation.

Formula (4) then requires solving two sub-formulas. First, one needs to solve a formula in the existential fragment of the theory
of the elements of the array:

P
CPy...B,) := [\ 3d.¢"i (d)
j=1

J

The second part corresponds to the remaining sub-term and falls within the quantifier-free first-order theory of Boolean algebra with
Presburger arithmetic (QFBAPA) [38]:

H(kps oo kg Sy Sa Pra s P 1=F(S), o S A plkys o kA

s
s s
/\ PiCpr g AV Pr, =Yi A
i=1

i=1

P N
I\ 1P =Koy A [\ oy, 0 P, %0
i=1

where p is the arithmetic expression in Lemma 27 and | - | denotes the cardinality of the argument set expression. The variables
S, ...,S) stand for the generators of the algebra, while P, ..., P, are set to form a partition of the area covered by the propositional
letters.

Finally, formula (4) would be as follows,

dpelslo:[pl=Isl.py.....B, € {0,1}%.

e 4
C,.....8,) A3k, S, P.H(k,S.P)

where k, .S, P abbreviates the full list of variables of the formula F. It is obvious that this formula can be computed in polynomial
time.
We proceed next to the proof of the theorem.

Proof. =) If a formula from SymRegExp-QFBAPA-Power is satisfiable, then there are sets .S),...,.5;, a word d and a table ?
satisfying

k
F(Sp, o SO A \ S = neN| g, (dm))a
i=1
k (5)
ZeM(Ll,...,LS)A/\S,. ={neN|1,n)
i=1

Letse€ M(L,,..., L) be the symbolic table corresponding to 7. We define ki = |E|Li,p =|{i|k; #0}|, 0 mapping the indices in
[p] to the indices of the terms for which k; is non-zero and P, = {n € N[s(n) = L;}. It will be convenient to work out the following
equalities, which follow from (5):

k k
= UNS) = U tneN A\ ) = (neNiimE L)
=1

PEL; j:l PEL; f—k 6
r,=UNS)=Jtdenl A\ o) @) =d eDIL,@@))
PEL; j=1 PEL; Jj=1

where L,-(a(d(n))) is the propositional formula obtained by substituting set variables by the formulae ¢;(d(n)). We now deduce
formula (4):

- F(S,,....Sy) holds by assumption.
- plky,....ky): fromse P(Ly,...,L,), we have that

(ky, ... k) € Parikn(Mg(L,,..., L,))
and therefore p(ky, ..., k).

10
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-PCp Lo’ since 5 corresponds to 7, for all n € N we have #(n) k 5(n) and the inclusion follows from the definition of P, and
equality (6).

|P| = kyg: since | P,| = |{n ENIS = Loy )| =51z, = ko

Each pair of sets P, P; with i < j is disjoint:

PnP;={neN[s(n)=L,;}n{neN[s(n)=Ly;}=
={neN[s(n) =L, = Ly} =0

using that the letters L are chosen to be distinct and that ¢ is an injection (so (i) # ¢(j)).

- ppVU...Upy = PyU... UP,: since by definition P, = {n €N[s(n) = L,;}, pr,=1{ne N|#(n) F L;} and by definition of ¢ it follows
that the only letters that can appear in s are L,(yy, ..., Ly(,). Thus, we have p; U...Up; =[1, l111=1[1,]5]1= PU... UP,.

- There exists f, ... B, €10, 1}¥, such that /\f=] Pﬁ, N P, # (: note that P, # @ by definition of ¢. Thus, there must exist some f;
such that ps N P; # @. We pick any such §;.

- le 3d.¢" (d): follows from P, N P # @ and formula (6).

&) Conversely, if formula (4) is satisfiable, then there is an integer p € [s], an injection ¢ : [p] < [s], bit-strings f, ... B, € {0, 1}k,
integers k|, ..., k; and sets Sy,...,S;, Py, ... ,Pp satisfying

14
/\ 3d.0%i (@d)n
j=1

P
F(Syse SO Apkys s k) A \ P Cpp AU pr, =00 PiA %)

i=1"1
i=1

p p
NIPI=koiy A [\ ps, 0 P #9
i=1 i=1

From p(k,,...,k,) follows that there is a symbolic table s € Mg(Ly, ..., Ly) such that [s|,, = k; for each L; € {L,,..., L}. From

p p
pr, U Up =PUOP,A N\ P Cpy A NIPI=kyg

i=1 i=1

follows that we can replace the formulae L; occurring in the symbolic table s by the bit-strings representing the elementary Venn
regions to which the indices of the sets P; belong. Moreover, thanks to the condition /\"_U= | Pg, N P; # ) follows that we can replace the

letters L; by the bit-strings f;, defining 7 as #(n) = { B

1

if n € P,. In this way, we obtain a table te M(L,,...,L,). We then define
the corresponding word over D, thanks to the property /\‘;’= ,3d .¢%i(d). Naming the witnesses of these formulae as d;, we define
d(n) = {d,- if n € P;. To conclude, note that:

{neNJt;(m} =V <ickip =1y P = {n ENlp;(d ()}

Thus, we have that the formula of Definition (25) is satisfied by the set variables
S; := (neNjt;(m} = {neN|p;dm)} O
We note that the reduction procedure that we give comes with a computational complexity guarantee.
Corollary 29. Deciding formulas in SymRegExp-QFBAPA-Power is a NP-complete problem.

Proof. The problem is trivially NP-hard. A non-deterministic polynomial time algorithm would simply guess the values

Ipelslo: [pl < [s1.3B,.....8,€ {0, 1}F

and use existing routines for QFBAPA and the existential theory of the theory of the elements of the array. []

4. The case of trees

This section shows how the decision procedure for checking satisfiability formulated in the previous section, can be adapted to
verify tree data structures. Again the key issue would be computing the Parikh image of the symbolic regular tree language that arises.
We draw the connection here since it relies on different results, namely [33,73] and the connection is not necessarily immediate.

The notion of tree can be given as follows (cfr. [18]):

11
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Definition 30. A binary X-tree is a function 7 : A — X where A is a finite subset of {0, 1}* closed under the initial segment relation
(i.e. if uv € A then u € A). X is the class of all binary Z-trees. A is the function with domain @ also known as the empty tree. For
oceXand 7,7’ € ¥, o[r,7'] is the Z-tree with a root o, left subtree 7 and right subtree 7’.

Doner [18] seems to have been the first to recognise the connection between the weak monadic second-order theory of two
successors, i.e. the theory of the structure ({0,1}*,x — x0,x — x1), and recognisability by tree automata. The connection is similar
to that of Biichi, which we described in the preliminaries section. We start with the definition of tree automaton.

Definition 31. A tree automaton M over an alphabet X is a tuple (Q, q,, F, A) where Q is a finite set of states, g, € Q is the initial
state, F C Q is the set of final states and A C QO X X X Q X Q is a finite set of transitions.

The language of M at state g € Q, denoted by £, (M), is the smallest subset of *# such that if g € F then A € L,(M), if
(91.a.95,93) €A, and for i € {1,2}, 1; € Eqi(M), then a[r|,7,] € £q3(M). The language of M is L(M) = £qo(M).

Doner’s theorem says that if we take the set of trees accepted by a tree automaton over bit-string letters, i.e. with X = {0, 1}* and
we compute for each position of the bit-string the positions in the tree that have a 1-entry for that position, then the resulting sets
are definable in the weak monadic second-order theory of the structure ({0, 1}*,x — x0,x — x1).

Again, we could consider an automaton that specifies the letters using propositional formulas rather than specific bit-strings. This
is done, for instance, in the setting of symbolic tree automata [32,24,71,15,14] and following Definition 25 we could express the
language of such a symbolic tree automata (with cardinalities) as in the following definition.

Definition 32. Consider conjunctions of formulas F in QFBAPA, regular tree expressions R over s propositional letters and compo-
nent structure specifications ¢; with 1 <i <k, i.e. of the form

38, S F(S). . SOA

k
3T.<Te R(Ly,...LOA \S;=1ne {0,1}*|T,-(n)}>/\

i=1

k
x. J\ Si={ne€{0,1}"|p;,x(n)}

i=1
where @, are formulae of a theory whose satisfiability problem is decidable in NP. We call this theory SymTreeExp-QFBAPA-Power.

As announced in the introduction, for checking satisfiability or, equivalently, non-emptiness of the tree automaton, we need to
compute the Parikh image of the symbolic regular tree language that arises. The definition of Parikh image is analogous to that of
Definition 26.

Definition 33 (Parikh Image). The Parikh image of M g(L,, ..., L;) is the set

Parikh(Mg(Ly..... L) = (Il ... |5 )IF € Mg(Ly..... L)}

where |s|;, denotes the number of occurrences of the propositional formula L; in the symbolic tree table 3.

In this setting, we need to adapt the result of [60]. In particular, to compute the Parikh image of a regular tree language, we
use a key observation by Klaedtke and Rue [33] that allows to reduce the problem to that of computing the Parikh image of a
context-free grammar.

First, note that the tree language M ¢(L,,..., L) is given by a non-deterministic bottom-up tree automaton (this follows from
Definition 31). However, the construction of Klaedtke and Ruel} is given by non-deterministic top-down tree automata.

Definition 34. A non-deterministic top-down tree automaton M over an alphabet X is a tuple (Q,qO,F ,A), where Q is a finite set
of states, ¢ is the initial state, F C Q is the set of final states, and A : Q X £ — P(Q X Q) is the transition function. Associated with
M is the function A : =* — S defined by A(A) = A and A(c[7,7']) = A(gg,0).

A run o of M on t € =¥ is a Q-labelled tree o with dom(p) = {e¢} U {ub | u € dom(t),b € {0,1}} such that o(u) = qo, and
(0(0),0(ul)) € A(o(u),t(u)), for all u € dom(z). ¢ is accepting if all leaves of ¢ are labelled with states in F, i.e. o(u) € F, for all
u € dom(p)\ dom(r). A tree t is recognised by M if there is an accepting run of M on t. T(M) denotes the set of trees that are
recognised by M.

Fortunately, it is easy to convert from non-deterministic top-down to non-deterministic bottom-up tree automata.
Proposition 35 ([12, Theorem 1.6.1]). The class of languages accepted by top-down NFTAs is precisely the class of languages accepted by
bottom-up NFTAs. Given a top-down (bottom-up) NFTA one can compute a bottom-up (top-down) NFTA in linear time in the number of

edges and states of the input.

12
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Second, we use the observation of Klaedtke and Ruef} [33, Lemma 17] to compute a context-free grammar with the same Parikh
image.

Lemma 36 ([33]). For any non-deterministic top-down tree automaton A one can compute in linear time a context-free grammar G 4
expressing the trees accepted by A as words obtained through the in-order traversal of the trees. As a consequence Parikh(A) = Parikh(G 4).

Proof. Let A= (Q,F ,0,q1, F ) be a top-down tree automaton. We define a context-free grammar G = (V, %, R, S) that generates the
words obtained by traversing the trees recognised by A in infix order as follows:

« V' =Q is the set of non-terminal symbols.
« ¥ is the set of terminal symbols.
« There are two kinds of derivation rules:
- For each (q,q') € 5(p, b), we have the rule p — gbq’.
- If (F X F)n 6(q, b) # @ then we have the rule g — b.
+ § =g is the start symbol of G.

It is immediate from the definition that Inorder(L(A)) = L(G) and that the size of the grammar is equal to that of the automaton.
Since the Parikh image is invariant under permutation of the labels, it follows that Parikh(A) = Parikh(G 4). O

The third key observation, by Verma, Seidl and Schwentick, is that the Parikh image of a context-free grammar can be described
by a linear-sized existential Presburger arithmetic formula.

Lemma 37 ([73]). Given a context-free grammar G, one can compute an existential Presburger formula ¢ for the Parikh image of L(G)
in linear time.

In summary, we have the following auxiliary result.

Lemma 38. The set Parikh(Mg(L,...,L,)) is definable by an existential Presburger formula p of size O(| M |) where | M| is the number
of symbols used to describe the automaton M.

With these adjustments, the proof proceeds as in Section 3.

Corollary 39. Given a formula in SymTreeExp-QFBAPA-Power, we may compute in polynomial time an equivalent formula in the combi-
nation of the quantifier-free fragment of Boolean algebra with Presburger arithmetic and the existential fragment of the alphabet theory.

Corollary 40. Deciding formulas in SymTreeExp-QFBAPA-Power is a NP-complete problem.
5. The need for aggregators

Most constraint languages in use in databases [28] or verification [13] use some form of aggregation operators. These are useful
in applications that often deal with counting, adding quantities, computing maximums, or minimums. One recent area of application
for these languages is the verification of smart contracts [51,1,21,3,47] where one often needs to compute these quantities.

We have already discussed the cardinality aggregator. In the following sections, we extend the results of [54] and [37] to
handle these aggregation operators over arrays. Our proofs work by reduction to the language QFBAPAI [59] (or equivalently the
combination QFBAPA-Power) and on each occasion we manage to prove that the resulting satisfiability problem is NP-complete.
These results lift the restriction mentioned in the original combinatory array logic paper [16] that the cardinality of multisets
could not be encoded in the fragment. Since sums of elements in the array correspond to cardinalities of the arrays, this restriction no
longer applies. Summation constraints were also absent of the paper that introduced array folds logic [13]. It appears that summation
constraints were of interest to the authors of [13] since the repository of the tool AFOLDER [50] contains some (commented out)
examples using sums. However, array fold logic as presented in [13] cannot express sums, since counters can only be updated by
adding constants.

6. Minimum and maximum aggregators
When we discuss minimum and maximum, we need to distinguish whether these are taken with respect to the indices of the
arrays or their contents. For simplicity, we assume that we work with arrays indexed by natural numbers and taking values over the

natural numbers.

13
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6.1. Elimination of the minimum and maximum aggregators over index sets

In the case of the indices, this construction was already discussed in [37], essentially, one needs to deal with terms inf(.S) and
sup(sS) and introduces integer variables for them.

One then guesses which of these inf and sup are infinite and which finite (see [37, Guessing the empty and the infinite sets]). For
instance, if we guess that the term k = max(.S) is infinite, then we introduce the constraint k > .

For the remaining finite variables, one guesses an ordering between the variables and introduces constraints between the classes
of variables that are guessed to be equal. For instance, if k; = k, = k; are guessed to be less than k, = k5 then one introduces
variables b, b, to represent the classes and then imposes the constraint b, < b, (see [37, Guessing an ordering on bounds]).

We already showed in [59, Section 6] that reasoning in QFBAPAI is compatible with infinite constraints in the extension
QFBAPAy, . It follows that the elimination of the maximum and minimum operators can also be carried out in QFBAPAI.

6.2. Elimination of the minimum and maximum aggregators over elements

Unlike in the case of indices, the maximum and the minimum value of the elements of an array always exists; thus, we are entitled
to use the notation min and max in what follows.

It turns out that the maximum of an array x, max(x) or its minimum, min(x), are easily eliminated in our language by introducing
integer variables replacing their occurrences in the set interpretations. More precisely, if we have a set of interpretations of the form:

S = {n € N|g;(x(n), max(x;))}

then we replace it by

3k.S = {neN|gp,(x(n),k)}

noting that the language of QFBAPAI as introduced in [58] allows such quantified integer constants to appear in set interpretations
even if in posterior developments we drop them for convenience.

Now, to obtain an equivalent formula, we need to make sure that k is, in fact, the maximum of the array x ;- For this, we introduce
two auxiliary set interpretations

Sy ={neNIx;(n) <k} AS,={neN|x;(n) =k}

and introduce the QFBAPA constraints

S =0A|S,>1

which ensure, respectively, that all the elements of the array x; are smaller or equal than k and that there exists at least one equal
to k.
The case for the minimum operator is completely analogous.

7. Summation aggregator

Our decision procedure works by reduction to Presburger arithmetic and the theory of the elements of the array. We will do so by
successively eliminating the component theories, following the composition method of Feferman and Vaught. Our first step is thus
defining the input language to be transformed into these constraints.

Definition 41. The theory QFBAPA-Power-Sum consists of formulae of the form

k
F(Sy..... 5.8 A\ S = i € Tlg,@0)) AT = Y (2D 0@ ®)
i=1
where F is a formula from QFBAPA, ¢, ..., ¢, are formulae in the existential fragment of Presburger arithmetic and ¢ is a tuple of
arrays of natural numbers. We will refer to the first conjunct of this formula as the QFBAPA term, to the second conjunct as the set
interpretations and to the third conjunct as the multiset interpretations.

There are important differences between Definition 41 and [52, Definition 2.1]. [52, Definition 2.1] has a quantifier-free Pres-
burger arithmetic formula instead of the QFBAPA term F. Second, the term Ve.F corresponds to the set interpretations. Third, the
term (uy,...,u,) = Y,er(1s ..., 1,) corresponds to our multiset interpretation. It should be noted that the indices in our setting range
over the natural numbers and not over a finite set IE as in [52].

An important observation is that the definition does not allow free variables to be shared between the three conjuncts. In fact, if
we allowed such shared constants, the resulting fragment would have an undecidable satisfiability problem.

14
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Fig. 4. An example Venn diagram with regular and sum constraints.
Corollary 42. The satisfiability of formulas of the form

k
F(Sp, oS3 N A\ Sy =i € @0, N} AT = Y (€@Do(Ei), £)D ©)

i=1

is undecidable.

Proof. By reduction from Hilbert’s tenth problem [42]. One can encode in this theory the addition of two natural numbers using
the formula F which is in QFBAPA and thus includes quantifier-free Presburger arithmetic. Multiplication z = xy can be encoded by
imposing the array ¢ to be equal to the constant x in each position, have length y and sum up to z. []

The resulting constraints are schematically represented in Fig. 4. The red curves encircling some dots represent those indices
whose contents are contributing to the sum o¢. As per the formulation of Definition 41, these are exactly those contents that satisfy
the formula ¢,. In rebuilding the model, we will need to distinguish those elements that do not satisfy ¢, which can be freely
replicated, from those that satisfy ¢, which will need a more sophisticated check.

7.1. Elimination of the Boolean algebra with Presburger arithmetic terms

With the goal of eliminating the QFBAPA constraints, we introduce k array variables cy, ..., ¢, and we rewrite the Boolean algebra
expressions and cardinality constraints in terms of set interpretations and summation constraints. As follows.

- For every newly introduced array variable c;, we introduce the set interpretation:

I={i€lle;()=0Ve¢;(i)=1)

this constraint is added to the set interpretation term.
- For every newly introduced array variable c;, we rewrite the set variable .S; into the following set interpretation:

S, i={iellc()=1})

which says that the indices in .S; correspond to the positions where c; is equal to one.

- We then substitute each Boolean algebra expression appearing in the QFBAPA term of Formula (8), by repeatedly applying the
following rewrite rules:

S; ={i€llc;(i))=0}
S;uS, i={iellc;()=1ve@()=1}
S;inS,i={i€llc;(H)=1A¢())=1}
- By the above rewriting process, each cardinality constraint |.S| = k is rewritten as
i € Ilp@)} =k
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where the variable ¢ lists the newly introduced array variables cy,...,c,. We then introduce a new array variable x =
ite(p(c), 1,0), that is, x(i) is equal to one if ¢(c(i)) holds and it is equal to O otherwise. This can be encoded with the set
interpretation

I = {i € I|x(i) = ite(p(&(i)), 1,0)}

One then rewrites the expression | S| =k into k= Y, x(i).”

As a result of this phase, we obtain a formula of the form:

k
w@ A \I=1i€llp,EiN} AT =Y ()@@ (10)
i=1

where y is a quantifier-free Presburger arithmetic formula and all the Boolean algebra and cardinality constraints has been translated
into set interpretations and summation constraints.

7.2. Elimination of the set interpretations

The next step in the decision procedure is to eliminate the set interpretation term. However, in the form of Formula (10), this is
particularly simple. Formula (10) is equivalent to:

k
w@) AT = Y e \ @, an
i=0
It thus remains to remove the summation operator.
7.3. Elimination of the summation operator

The next step is to rewrite sums to a star operator introduced in [54]. Given a set A, the set A* is defined as:

N
A" ={u|IN20,x,,....xy €Au= ) x;}

i=1
Proposition 43 (Multiset elimination). The formula

3.cw@ AT = Y (Em)lpEm)D 12

neN

and the formula

.w@) AT E k]| k) (13)

are equivalent.

Proof. The argument needs to be adapted from Theorem 2.4 of [55] since both our index and element set are infinite.
=) If (1) is satisfied, there are o,c such that y(c) Ac = ) (c(n)|@(c(n))). We claim that the same ¢ satisfies y(c) A /\,’.‘:l cE

neN

{%|¢(E)}*. By hypothesis, w (o) is true. Moreover, ¢ = (c(n)|p(c(n))]) and either

« ([c(n)|p(E(n)))) is finite in which case & € {k|p(k)}*. _
* or (c(n)|@(c(n)) is infinite, in which case ¢(n) is equal to 0 in all but a finite set of indices I since by hypothesis the sum & is
finite. Then 6 = Y ¢(n) and o € {k|p(k)}*.

nel

<) If (2) is satisfied, then there is ¢ such that w(c) Ao € {E|(p(E)}*. It follows that there is a finite list of elements Ei such that
=Y k;. We define

k, ifl<n<
E(n):{ n ALisnsp

0 otherwise

It is immediate that o and ¢ satisfy w(c) Ao = Y, (c(m)|pcn)). O
neN

7 It is remarkable than being closed under the if-then-else operator (ite) also appears in modern presentations of Feferman-Vaught theorem, see for instance [29,
Theorem 9.6.2], as the property of “being closed under gluing over a Boolean algebra”.
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On input (x, w):

1. Interpret w as:

(a) lists of vectors g,, b, generating some element in each semilinear set given by F;.
(b) matrices A; and vectors b, such that A,x <, is in the disjunctive normal form of each F;.
(c) a certificate C for V), on input y.

where

ij
4, 8 ' b,
y=la, o || 4=, AN\ A <A\ Ak, <0
" 2 il is
0 |4, )| x b
u
v

2. Accept iff Vp, accepts (y,C).

Fig. 5. Verifier for LT A,

The next step is to eliminate the star operator introduced in Proposition 43. To do so, one could use [55, Theorem 2.23] which
shows that if Formula (13) is satisfiable then it also has a solution that can be written with a polynomial number of bits. We adapt
this result to the case where we consider explicit integer exponents in the sets. That is we consider given a set A and an integer
m € N, the set A™ defined as:

m
A" =A{u|xy,...,x, €EAu= Zx,-}
i=1
the reason to do this is that when mixing constraints of the form given in Definitions 25 and 41, it comes it handy to synchronise the

cardinality constraints coming from the regular expressions and summation constraints and we cannot do that unless we mention
explicitly the number of addends used in the sums. An sketch of the proof for this extension follows.

Definition 44. LIA with sum cardinalities, denoted LI A", is the theory consisting of formulas of the form Fy A A7_ u € {x|
F;(x)}* where F, and F are quantifier-free Presburger arithmetic formulae.

Proposition 45. LT A is in NP.

Proof. Let Vp, be a polynomial time verifier for LIA®“?. Fig. 5 gives a verifier V for LIA°““4. We show that x € LIA®"? if and only
if there exists a polynomial-size certificate w such that V" accepts (x, w).

) Ifx=Fy AN u€ {x]| Fi(x)}* € LIA“" ? then we show that there is a solution that uses a polynomial number of bits in the size
of F, and F,.
We convert each formula F; to semilinear normal form [55, Theorem 2.13].

Lemma 46. Let F be a linear arithmetic formula of size s. Then there exist numbers m,q;, ... ,q,, € N and vectors a;,b; ; € N" for 1 <j <
g, 1 <i <mwith gl 1b;1l; <27 with p polynomial such that F(x) is equivalent to the formula:

m qi
Elall,...,amqm.\/<x:a,—+2a,-jbu> a4
=1

i=1
Next, we eliminate the star operator, as in [41, Proposition 2] and [55, Theorem 2.14].

Lemma 47. Let F be a quantifier-free linear integer arithmetic formula whose semilinear normal form is formula (14). Then u € {y|F(y)}*
is equivalent to

q di q di q
B Au= Y ma;+ Y dyby JA N[ w=0= Y 4;=0)ax=) p,
j=1 i=1

i=1 j=1 i=1
We express the resulting vector u with polynomially many generators [55, Theorem 2.20].
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Lemma 48 (Polynomially many generators for sums). Let F be a quantifier-free linear integer arithmetic formula of size s whose semilinear
normal form is formula (14). Then u € {y|F(y)}* is equisatisfiable with

3. pju= 2 (ai + 2 Aijbl-j> + 2 wia; Ax = Iy + Z Ui
i€l (i.j)el i€l i€l

for some Iy, I, € {1,....q}, J UL {(G,1),....Ggp}, [Io] <1T] < q(s), 1] < q(s) and q is a polynomial.

We write the equation
u=2(a,~+ 2 /lijb,-j>+2y,a,/\x=|10|+2/4,~
i€l (i.j)el i€l i€l

as a system A,x, = b, of the form

Aij —a,

( a; ... ... bij ... .. a ... 0 —Ik> - 0
0 ceieie o 01 o1 =1 0 )|

B =l

Since u is also a solution of F, it will further satisfy some system Ajw = b, corresponding to one of the terms of the disjunctive
normal form of F, and where we can assume that the unknown u appears in the first rows of w = (u,v). As a result, we obtain a
combined system.

Aij
Ag | O )| b,
M uel= bgn
0 |40 )| x by

u

v

This system has a polynomial number of rows, columns and uses polynomially many bits for its maximum absolute value. Thus, it is
guaranteed to have a solution that uses polynomially many bits by the following theorem from [48, page 767].

Lemma 49. Let A be an m X n integer matrix and b a m-vector, both with entries from [—a..a]. Then the system Ax = b has a solution in N"
if and only if it has a solution in [0..M]" where M = n(ma)*m+1,

Moreover, since all the generators chosen for F; lie in the same linear subset they satisfy A;a; <b; and A;b; <0 for some system
A;x < b; in the disjunctive normal form of each F;.

The resulting formula has polynomial-size in the size of F, and F;, thus there exists a polynomial-size certificate C such that Vp 4
accepts (y, C). It follows that V| scara accepts (x,({q;},{b;},{A;},{b;},C)).

<) If ¥ pcara accepts (x,w) then there exists a polynomial-size certificate C such that Vp, accepts (y,C) and thus y is satisfiable.
This means that for some vectors g, satisfying F; and some vectors b, satisfying the homogeneous part of F; it holds that

u= Z (a, + 2 A,Sb,s) + Z wa; Ax; = I + Z Uy
I€Ty hs)et IeT, Ieq;

and furthermore (u, v) satisfies F. It follows that F; A /\?=l u € {x| F,(x)}¥ is satisfied by such u and v. Thus, x € LIA®“, []
8. Updated array theories classification

Traditionally, research on decision procedures for array theories has focused on providing concrete algorithms for syntactically
presented theories. As a result, works on, in particular, combinatory array logic, are often unaware of each other which results
in duplicated engineering work and the lack of a comparison between potentially different implementation techniques. Meseguer
[43,44] has also expressed similar remarks about syntactically presented theories. In particular, in [43, Lecture 19], he notes:
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RegExp-QFBAPA-Power-Sum AFL

RegExp-QFBAPA-Power

Combinatory Array Logic Flat Array Sub-fragment

Extensional Theory of Arrays #l1-logic

Fig. 6. Treated theories of arrays sorted by expressivity.

The limitations of a syntactic notion of theory (...) are felt particularly strongly in the case of many decision procedures for
satisfiability. In some cases the problem does not arise, as for the theories (...) where we are interested in all the models. They
are however strongly felt when we want to obtain decision procedures for various data structures used in Computer Science or,
more generally, any models used in Mathematics. In such cases, a syntactic approach to theories as the one taken, for example,
in the Bradley and Manna book seems unreal, since:

(i) it fails to explain what is the intended model (ii) knowledge of such intended model either cannot be used or has to be
smuggled with some hand-waving, and (iii) the syntactic approach can easily hide from view the unsatisfactory fact that the
syntactic theory (...) may after all fail to capture the intuitively intended model or models for which it was deployed in the first
place. I will illustrate this fact with examples such as arrays and tables.

One advantage of our semantic approach is that one has a clear comparison criteria between the different theories proposed in the
literature. Fig. 6 lists some related theories of arrays in the literature, ordered by expressivity. The satisfiability problem of these logics
is in NP for all but the array fold logic (AFL) fragment, which in general lies in PSPACE. Note however, that RegExp-QFBAPA-Power
would lead to PSPACE-hard problems when doing the conjunction of an arbitrary number of terms in the logic, by reduction from the
intersection non-emptiness problem. Thus, this rises the question of whether array fold logic can be improved to support an arbitrary
number of array variables in fold expressions. We leave this direction open to future work.

An important characteristic of these theories is the intended interpretation of the index and element set theories. As presented
in [25,2] it could seem that the flat array sub-fragment and the Il-logic theory are restricted to integer indices or elements. The
results on QFBAPAI show that this restriction is not necessary. However, RegExp-QFBAPA-Power already requires the index set to
be the integers numbers and RegExp-QFBAPA-Power-Sum and AFL requires both the index and element set to be the integers. Note
that we do not include in the hierarchy, SymRegExp-QFBAPA-Power since this theory has the same expressive power as that of
RegExp-QFBAPA-Power.

It appears that sum constraints were of interest to the authors of [13] since the repository of the tool AFOLDER [50] contains
some examples using sums. However, array fold logic as presented in [13] cannot express sums, since counters can only be updated
by adding constants. Thus, to the best of our knowledge, the theory of arrays that we present in this paper is the first array theory
whose satisfiability problem is decidable in non-deterministic polynomial time and can express sum constraints.

Finally, it is worth noting that there has been recent progress in the automation of linear arithmetic with stars [40,
53]. An adaptation of those techniques could be a good starting point for the implementation of decision procedures for
RegExp-QFBAPA-Power-Sum.

9. Examples

In this section, we give examples of the expressible properties in the theory RegExp-QFBAPA-Power-Sum. Properties like bound-
edness, partitioning, periodicity, pumping, or equal count, which were taken from the examples presented in array folds logic [13],
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were already encoded in [59]. In the next example, we show that the remaining properties given as example in [13] can also be
encoded in the theory.

Example 50 (AFL example translations).

« Histogram. The histogram of the input data in the array a satisfies the distribution H ({i|a[i] < 10} >2H ({i|a[i] > 10}).

|{n €N]a[n] < 10}| >2|{n € N|a[n] > 10}|

+ Length of Format Fields. The array contains two variable-length fields. The first two elements of the array define the length of
each field; they are followed by the fields themselves, separated by O.

< () 1)
AS ={neN|{# Aty A-t3)(n)} C{neN|a[n] =len,}
AS, ={neN|(=t; Aty A-t3)(m)} € {n €N |a[n] =len,}
ASy={neN]|{ Aty At3)(n)} A|S3]| =len A
ASy={neN| (-t A=ty At3)(n)} S {neN|a[n] =0}
ASs={neN]|(t; Aty At3)(n)} A|Ss5]| =len,
A(S;US,US;US,USs) = {neN|aln]=#)

We have already noted that summation constraints are not expressible in [13]. Below, we give examples that use aggregation
constraints, including summations.

Example 51 (Aggregation constraints).

+ Given an array, accept it if the number of minimum elements in the array is the same as the number of maximum elements in
the array.
Fre1* AS={neN|tn)} = {neN|a[n] ##}A
|{n € NJa[n] = max(a)}| = |{n € N|a[n] = min(a)}|

« There is a pair of elements in the array that sum exactly to targetSum.

Je (}))*G) (3)(?)(5)* A Y (2ml(~ty At)(m) = targetSum
neN

« The average of the elements in an array is a given number ».
e 1* AS={neN|i(n)} ={neN|a[n] ##}
no= D (e(mlalnl ##) Ao =n|S|

neN

+ The sum of the elements of the array should be divisible by three.
At e 1" AS={neN|t(n)} = {n €Nla[n] ##}
Ao =Y e(mlalnl ##) A3l

neN
10. Conclusion

We have contributed to the study of array theories that can be expressed using power structures as a basis. We observed that the
introduction of an ordering relation can be done succinctly using recent results on the Parikh image of symbolic automata, which we
showed have a simple explanation in the framework of the Feferman-Vaught theorem: the computation of the Parikh image reduces
to counting monadic formulas and adding a constraint stating that certain subsets of the universe form a partition.

Then, we moved our study to express aggregation functions, which are of crucial importance in applications in verification and
databases. We showed that our extension of combinatory array logic (i.e. array theory with vector-like operations) can express
minimum and maximum of indices on the arrays as well as minimum and maximum of the elements contained in the arrays. We also
showed that the summation operator is supported by the fragment.

Unlike in other recent logics for arrays like array folds logic [13], both developments are expressible by a logic that does not
restrict the number of array variables and whose satisfiability problem is NP-complete. This encourages us to, in future work, start
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implementing the framework in SMT solvers, perhaps reusing the existing solvers for BAPA [67,5] and QFBAPAI [2], as well as
software computing Parikh images [27]. As an intermediate step, we plan to already implement the method for expressing the
succinct ordering relation, which can be considered an optimisation for the problem of deciding non-emptiness of symbolic finite
automata. In the longer term, we would like to apply the decomposition methodology of Feferman-Vaught to other array theories,
such as the classical [8]. Are there reasonable decompositions for other fragments of the theory of arrays in the literature?
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